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Abstract. Motivated by problems of pattern statistics, we study the limit distribu-
tion of the random variable counting the number of occurrences of the symbol a in a
word of length n chosen at random in {a, b}*, according to a probability distribution
defined via a rational formal series s with positive real coefficients. Our main result
is a local limit theorem of Gaussian type for these statistics under the hypothesis
that s is a power of a primitive series. This result is obtained by showing a general
criterion for (Gaussian) local limit laws of sequences of integer random variables.
To prove our result we also introduce and analyse a notion of symbol-periodicity
for irreducible matrices, whose entries are polynomials over positive semirings; the
properties we prove on this topic extend the classical Perron—Frobenius theory of
non-negative real matrices. As a further application we obtain some asymptotic eval-
uations of the maximum coefficient of monomials of given size for rational series
in two commutative variables.

1. Introduction

A typical problem in pattern statistics consists of estimating the frequency of occurrences
of given strings in a random text, where the set of patterns is fixed in advance and the

* This work includes the results presented in two distinct papers which appeared respectively in Proceed-
ings of the 21st S.T'A.C.S., V. Diekert and M. Habib, editors, Lecture Notes in Computer Science, vol. 2996,
Springer, Berlin, 2004, pp. 117-128; and Proceedings of the 8th D.L.T. Conference, C. S. Calude, E. Calude,
and M. J. Dinneen, editors, Lecture Notes in Compuer Science, vol. 3340, Springer, Berlin, 2004, pp. 114—126.
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text is a word of length n randomly generated according to a probabilistic model (for
instance, a Markovian model). In this context, relevant information is the asymptotic
evaluations of the mean value and the variance of the number of occurrences of patterns
in the text, as well as its limit distribution. These problems are widely studied in the
literature and they are of interest for the large variety of applications in different areas of
computer science, probability theory and molecular biology (see for instance [8], [16],
[15], and [22]). Many results show a normal limit distribution of the number of pattern
occurrences in the sense of the central or local limit theorem [1]; observe that the “local”
result is usually stronger since it concerns the probability of single point values, while the
“central” limit refers to the cumulative distribution function. In [ 14] limit distributions are
obtained for the number of (positions of) occurrences of words from a regular language
in a random string of length n generated in a Bernoulli or a Markovian model. These
results are extended in [3] to the so-called rational stochastic model, where the pattern
is reduced to a single symbol and the random text is a word over a two-letter alphabet,
generated according to a probability distribution defined via a weighted finite automaton
or, equivalently, via a rational formal series. This model properly includes the Markovian
models when the set of patterns is given by a regular language (as studied in [14]). The
analysis presented in [3] shows that a central limit theorem holds in the rational models
in the primitive case, i.e., when the matrix associated with the finite automaton (counting
the transitions between states) is primitive. A Gaussian local limit theorem for a proper
subclass of these primitive models is also proven.

The present paper offers a complete local limit theorem for all primitive models.
Our contribution is however more general and includes several results that are of inter-
est in their own rights. In particular we introduce and analyse a notion of periodicity
for (polynomial) irreducible matrices and we prove a general criterion for local limit
theorems of integer random variables. Our main results can be summarized as follows:

1. InSection 3 we introduce a notion of x-periodicity for irreducible matrices whose
entries are polynomials in the variable x over an arbitrary positive semiring.
Intuitively, considering the matrix as a labelled graph, its x-period is the greatest
common divisor of the differences between the number of occurrences of x in
(labels of) cycles of the same length. We prove several properties concerning this
notion that extend the classical Perron—-Frobenius theory of non-negative real
matrices [21]. In particular, these results are useful to study the eigenvalues of
matrices of the form Ax + B, where A and B are matrices with coefficients in
R, and x € C lies on the circle |x| = 1 (see Theorem 10).

2. InSection4 we give a general criterion for local limit laws that holds for sequences
of discrete random variables {X,} with values in a linear progression of a fixed
period d included in {0, 1, ..., n}. Such a criterion is based on the so-called
“quasi-power” conditions for central limit theorems [10], [6] together with a
uniform convergence property for the sequence of the characteristic functions
of {X,}. Under these hypotheses the probability function of X, approximates a
Gaussian density function up to the period d. If d = 1 the criterion includes the
classical de Moivre—Laplace Theorem as a special case.

3. In Section 5 we present our main result, i.e., a local limit theorem for pattern
statistics in rational stochastic models defined by powers of primitive formal

|



|

Local Limit Properties for Pattern Statistics and Rational Models 211

series. This includes the primitive models but it also includes rational models,
with an arbitrary number of strongly connected components, such that all these
components are equal. The proof is based on both the criterion for local limit
laws and the periodicity properties of polynomial matrices described above. We
also prove a central limit theorem (in the classical sense), which holds for the
same models.

4. Finally, in Section 6 we present an application of the previous analysis to the
problem of estimating the maximum coefficients of rational formal series in two
commutative variables. We show that, for any series s of this kind given by the
power of a primitive formal series, the maximum coefficient of monomials of
size n in s is ® (n*/2A") for some integer k > —1 and some positive real A.!

2. Preliminaries

In this section we recall some basic notions and properties concerning rational formal
series [19], [2] and weighted automata. Consider a monoid M and a positive semiring
S, that is a semiring such that x + y = 0 implies x = y = 0 and x - y = 0 implies
x = 0ory = 0[13]. Examples are given by N, R, and the Boolean algebra B. We call
a formal series over M any application r: M — § that associates with each w € M
its coefficient (r, w) € S. Such a mapping is usually represented as an infinite formal
sumr =) . (r, ) w. The set of all series over M with coefficients in S is a monoid
algebra, provided with the usual operations of sum, product and star restricted to the
elements r such that (r, 1 () = Os. These operations are called rational operations. A
series r is called rational if it belongs to the smallest set closed under rational operations,
containing the series O and all the series y,, for ® € M, such that (,,®w) = 1 and
(Xw, x) = 0 for each x # w.

In this work we consider formal series over free monoids or free commutative
monoids, with coefficients in the semiring R of non-negative real numbers. If M is
the free monoid X* generated by a set of symbols ¥ = {0y, 03, ..., oy}, for each
w € ¥*, we use |w| to denote its length and |w|, to denote the number of occurrences
of the symbol 0 € ¥ in w. Moreover, let R {0y, ..., o,)) denote the family of all
formal series over M with coefficients in R, and RE*“ {o1, ..., op)) the subset of rational
series.

Analogously, if M is the free commutative monoid ® with the same set of gen-
erators X, then the family of all formal series over M with coefficients in R, and its
subset of rational series are denoted by R, [[o1, ..., o¢]] and Rﬁa‘[[ol, ..., 0¢]], re-

spectively. In this case, any element crli ! o-ooéf of M is represented in the form of,

where ¢ = (0y,...,0¢) andi = (i1, ..., i) € N’ Furthermore, consider the canon-
ical morphism F: {oy,...,0,}* — M, that associates with each w € {0y, ..., o/}*
the monomial ot (where i; = lwls, for every j). It extends to the semiring of formal

! Throughout this work we use the symbol © with the standard meaning: given two sequences {/,} € C
and {f,} € Ry, the equality 4, = O(f,) means that for some pair of positive constant ¢, ¢, the relation
c1 fu < |hnl| < ca f, holds for any n large enough.
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Fig. 1. Example of state diagram and corresponding a-counting matrix.

series: for every r € R, (o1, ..., 0¢)) and every gi eM,
(Fer),ah= Y x).
Ixlo; =ij
j=12,..¢
F being amorphism, forevery r € Rﬁa‘((ol, ..., 0¢), F(r)belongsto RE"“[[m, ..., o¢]l.
By Kleene’s theorem [19], [18], we know that every r € RE"“ {o1, ..., o) admits
a linear representation over the alphabet ¥ = {0y, 0, ..., 0/}, i.e., a triple (¢, u, n)

such that, for some integer m > 0, § and 7 are (non-null column) vectors in R and
w: TF¥ — R is a monoid morphism, satisfying (r, w) = &’ u(w) n for each
w € X*. We define m as the size of the representation. We also say that (&, u, n) is
degenerate if for some o € ¥ we have u(p) = 0 for each p € X, p # o. Analogously,
we say that r € R, (o4, ..., o/)) is degenerate if, for some o € X, (r, w) # 0 implies
w € {o}*.

Observe that considering alinear representation is equivalent to defining a (weighted)
non-deterministic finite automaton over the alphabet {0}, 03, ..., 0,}, where the state set
is given by {1, 2, ..., m} and the transitions, the initial and the final states are assigned
weights in Ry by u, £ and n, respectively.

It is convenient to represent the morphism w by its state diagram (see Figure 1),
which is a labelled directed graph where the vertices are given by the set {1, 2, ..., m}
and there exists an edge with label o € X from vertex p to vertex ¢ if and only if
w(o)pg # 0. A path of length n is a sequence of labelled edges of the form

_ ai a a, .
L=q—q — @ Gn1 — qn;

in particular, if g, = go we say that £ is a go-cycle and if all a; are distinct the cycle is
called simple. Moreover, we say that w = aja; - - - a, is the label of £ and we denote the
number of occurrences of o in £ by [£|, = |w|-

Since we are interested in the occurrences of a particular symbol a € ¥, we may
set A = u(a), B = Zb# w(b) and consider the a-counting matrix M (x) = Ax + B,
which can be interpreted as a matrix whose entries are polynomials in R, [x] of degree
lower than 2. Moreover, observe that for every n € N we can write

ETM(x)'n =) (r o) - xl. (1
|w|=n

Therefore M (x)" is related to the paths of length n of the associated state diagram,
in the sense that the pg-entry of M (x)" is the sum of monomials of the form sx* where
k = |£|, for some path £ of length n from p to ¢ in the state diagram.
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Example 1. Consider the state diagram represented in Figure 1 and its a-counting
matrix M (x). The sixth power of M (x) represents the paths of length 6:

x24x0 2x3 x5 2x*

6 x> xz x*t X
M(x)” =

- x3 xt X2 X

2x? x> x3 x®

For instance, one can easily verify that there are two g;-cycles of length 6 containing,
respectively, two and six occurrences of a, which correspond to the monomials x> and x°.

3. The Symbol Periodicity of Matrices

In this section we introduce the notion of x-periodicity for matrices over positive semir-
ings of polynomials. First we recall the classical notion of periodicity of matrices over
positive semirings. Given a finite set Q and a positive semiring S, consider a matrix
M: Q x Q — S. We say that M is positive whenever M, # 0 holds for all p,q € Q,
in which case we write M > 0. To avoid the use of brackets, from now on we use the
expression M",, to denote the pg-entry of the matrix M". For every index g, we call
the period of g the greatest common divisor (GCD) of the positive integers & such that
M hqq # 0, with the convention that GCD(#)) = +o00. Moreover, we recall that a matrix
M is said to be irreducible if for every pair of indices p, g, there exists a positive integer
h = h(p, g) such that M”pq # 0; in this case, it turns out that all indices have the
same period, which is finite and is called the period of M. Finally, the matrix is called
primitive if there exists a positive integer 4 such that M > 0, which implies M" > 0
for every n > h. It is well known that M is primitive if and only if M is irreducible and
has period 1.

When S is the semiring of positive real numbers a classical result is given by the
following theorem (see [21]).

Theorem 1 (Perron—Frobenius). Let M be a primitive matrix with entries in R .. Then
M admits exactly one eigenvalue ) of maximum modulus (called the Perron—Frobenius
eigenvalue of M), which is a simple root of the characteristic polynomial of M. Moreover,
M is real and positive and there exist strictly positive left and right eigenvectors u and v
associated with A such that vTu = 1.

A consequence of this theorem is that, for any primitive matrix M with entries in R,
the relation M" ~ A" - uvT holds as n tends to +00, where A, u and v are defined as
above. A further application is given by the following proposition [21, Exercise 1.9], to
be used in the next sections. Here, for any complex matrix C, |C| denotes the matrix
with the pg-entry given by |C,,| for all indices p, g.

Proposition 2. Let y be an eigenvalue of an arbitrary complex matrix C. If M is a
primitive matrix over R of the same size such that |C,,| < M,, for every p, q and if A
is its Perron—Frobenius eigenvalue, then |y| < L. Moreover, if |y| = A, then necessarily
|IC| =M.
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We now introduce the notion of x-periodicity for matrices in the semiring S[x] of
polynomials in the variable x with coefficients in S and focus more specifically on the
case of irreducible matrices.

3.1. The Notion of x-Period

Given a polynomial F = Y, fix* € S[x], we define the x-period of F as the integer
d(F) =GCD{|h — k| | fn # 0, fr # 0}, where we assume GCD({0}) = GCD() =
~+00. Observe that d(F) = +oo if and only if ¥ = 0 or F' is a monomial.

Now consider a finite set Q and a matrix M: Q x Q — S[x]. For any index ¢ € Q
and for each integer n we set d(q, n) = d(M" ;) and we define the x-period of g as the
integerd(q) = GCD {d(q, n) | n > 0}, assuming that any non-zero element in NU{+o0}
divides +o0. Notice that if M is the a-counting matrix of some linear representation,
this definition implies that for every index ¢ and for every pair of g-cycles C; and C, of
equal length, |Cy|, — |Cz|, is a multiple of d(g). More precisely, d(q) is the GCD of the
differences of number of occurrences of a in all pairs of g-cycles of equal length.

Proposition 3. If M is an irreducible matrix over S|[x], then all indices have the same
x-period.

Proof. Consider an arbitrary pair of indices p, ¢g. By symmetry, it suffices to prove that
d(p) divides d(q), and this again can be proven by showing that d(p) divides d(q, n)
for all n € N. Since M is irreducible, there exist two integers s, t such that M?*,, # 0
and M';, # 0. Then the polynomial M**',, = %" M*, M'., # 0 and for some k € N
there exists a monomial in M**’,, with exponent k. Therefore, for every n and every
exponent h in M",, the integer h + k appears as an exponent in M" !, This proves
thatd(p, n+s+t) divides d(q, n) and since d(p) divides d(p, n+s+1), this establishes
the result. O

Definition. The x-period of an irreducible matrix over S[x] is the common x-period
of its indices. The matrix is said to be x-periodic if its x-period is greater than 1.

Example 2. 'We compute the x-period of the matrix M (x) over R [x] corresponding
to the state diagram represented in Figure 1. Consider for instance state ¢; and let C; and
C, be two arbitrary g;-cycles having the same length. Clearly they can be decomposed
by using the simple g;-cycles of the automaton, namely

a a b a b
€1=q1—>q4—>q1 and £2=q1—>q2—)q3—)q1.
Hence, up to their order, C; and C, only differ in the number of cycles ¢; and ¢, they
contain: for k = 1, 2, let s; € Z be the difference between the number of ¢; contained
in C; and the number of ¢; contained in C,. Then, necessarily, s;|¢;| + s2|¢2| = O, that

is, 251 + 3s, = 0. This implies that s; = 3n and s, = —2n for some n € Z. Hence

ICila — 1C2la = 3nl€1la — 2nl€2]q = 6n — 2n = 4n.

|
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This proves that 4 is a divisor of the x-period of M (x). Moreover, both the g;-cycles £;
and ¢35 have length 6 and the numbers of occurrences of a differ exactly by 4. Hence, in
this case, the x-period of M (x) is exactly 4.

In the particular case where the entries of the matrix are all linear in x, the matrix
decomposes M = Ax + B, where A and B are matrices over S; this clearly happens
when M is the a-counting matrix of some linear representation. If further M is primitive,
the following proposition holds.

Proposition 4. Let A and B be matrices over S and set M = Ax+ B. If M is primitive,
A # 0and B # 0, then the x-period of M is finite.

Proof. Let g be an arbitrary index and consider the finite family of pairs {(n;, k;j)};cs
such that 0 < k; < n; < m where m is the size of M and k; appears as an exponent
in M",,. Notice that since M is irreducible J is not empty. Since every cycle can be
decomposed into elementary cycles all of which are of length at most m, the result is
proved once we show that d(q) = -+oo implies either k; = O for all j € J or k; = n;
for all j € J: in the first case we get A = 0 while in the second case we have B = 0.
Because of the equality M ™" = (M")™i#"i the polynomial M ™", contains the
exponent k; ]—[j 4 nj for each i € J. Now, suppose by contradiction that d(q) is not
finite. This means that all exponents in M™" ,, are equal to a unique integer / such that
h =k;[]; 4 nj foralli € J. Hence, h must be a multiple of the least common multiple
(LCM) of all products [ [, n;. Now we have LCM{[ [, ,;n; | i € J}-GCD{n; | j €
JY=T1] ; nj and by the primitivity hypothesis GCD{n; | j € J} = 1 holds. Therefore
is a multiple of ]_[j n;. Thus the conditions k; < n; leave the only possibilities k; = 0
forall j € J ork; = n; forall j € J and this establishes the result. O

Observe that the previous theorem cannot be extended to the case when M is irre-
ducible or when M is a matrix over S[x] that cannot be written as Ax + B for some
matrices A and B over S.

Example 3. The matrix M with entries My = My = 0, M = x and Mp; = 1 is
irreducible but it is not primitive since it has period 2. It is easy to see that the non-null
entries of all its powers are monomials, thus M has infinite x-period.

Example 4. Consider again Figure 1 and set M (x),; = x°. Then we obtain a primitive
matrix over R, [x] that cannot be written as Ax + B and does not have finite x-period.

3.2.  Properties of x-Periodic Matrices

Given a positive integer d, consider the cyclic group C; = {1, g, g% ...,8% "} of
order d and the semiring B; = (P(C,), +, -} (which is also called the B-algebra of the
cyclic group) where P(C,) denotes the family of all subsets of C, and for every pair
of subsets A, Bof C;weset A+ B =AUBandA-B={a-b|ae€A,be B}
hence ¢ is the unit of the sum and {1} is the unit of the product. Now, given a positive
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semiring S, consider the map ¢,: S[x] — B, which associates with any polynomial
F =Y, fix" € S[x] the set {g* | fi # 0} € By,. Intuitively, ¢, associates F with
the set of its exponents modulo the integer d. Note that since the semiring S is positive,
@y 1s a semiring morphism. Of course ¢, extends to the semiring of (Q x Q)-matrices
over S[x] by setting ¢4(T)pq = @a(Tpy), for every matrix T: Q x Q — S[x] and all
P, q € Q. Observe that, since ¢4 is a morphism, (pa(T)") ,; = @a(T") )q = a(T" ).

Now, let M: Q x Q — S[x] be an irreducible matrix with finite x-period d. Simply
by the definition of d and ¢,, we have that foreach n € Nall non-empty entries ¢,(M") ,,
have cardinality 1. The following results also concern the powers of ¢ (M).

Proposition 5. Let M be an irreducible matrix over S[x] with finite x-period d. Then,
for each integer n and each pair of indices p and q, the set p;(M)",, contains at most
one element; moreover, if p3(M) g4 7 ¥ then oq(M)"yq = (@a(M)qq)".

Proof. Letn be an arbitrary integer and let p, g be an arbitrary pair of indices. By the
remarks above we may assume p # g and M",, # 0. The matrix M being irreducible,
there exists an integer ¢ such that M’;, # 0. Note that if B is a non-empty subset of
Cq then |A - B| > |A] holds for each A C Cy and ¢ (M)"*",, 2 @a(M)" g - 9a(M)'y,.
Therefore, since |, (M)"*",,| < 1, we have also |@ps(M)",,| < 1. The second statement
is proved in a similar way reasoning by induction on n. |

Proposition 6. Let M be an irreducible matrix over S[x] with finite x-period d. Then,
for each integer n, all non-empty diagonal elements of o,(M)" are equal.

Proof. Let n be an arbitrary integer and let p, g be an arbitrary pair of indices such
that M",, # 0 and M";; # 0. By the previous proposition, there exist &, k such that
wa(M)"pp = {g"} and pa(M)'yy = {g*}. If t is defined as in the previous proof then both
a(M)'y, - {g"} and {g*} - wa(M)',, are subsets of (M) *",,; since this set contains
only one element they must be equal and this completes the proof. |

Proposition 7. Let M be a primitive matrix over S[x] with finite x-period d. Then
there exists an integer 0 < y < d such that for each integer n and each index q, if
M",, # 0, then ;(M)"y, = {g""}. Moreover, for each pair of indices p, q and for any
integer n such that M",, # 0, we have ¢4 (M”,,q) = {g""*%)} for a suitable integer
0 < 6,4 < d independent of n.

Proof. Since M is primitive, there exists an integer ¢ such that M",, # 0 for every
n > t and for every pair of indices p and g. In particular, since dt + 1 > 1, we
have | (M9™,,)] = 1 for each ¢ and hence there exists 0 < y < d such that
0a (M) +'qq = {g"}. Observe that y does not depend on ¢, by Proposition 6. Therefore,
by Proposition 5, we have

(87"} = @a (M) D 0a(M)!™y - 0a(M)"yy = {1} - pa(M)",,

which proves the first part of the statement.

|
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Now, consider an arbitrary pair of indices p, g and let ¢ be the smallest positive
integer such that M’,, # 0 (the existence of such ¢ is guaranteed by the primitivity of
M). Then, for each integer n, we have

0a(M)'qp - @a(M)'ng © Qa(M)"™yq = (g7},

Moreover, by Proposition 5 we know that there exists an exponent k such that ¢, (M)';, =
{gX}. This yields the result, by taking the integer 0 < 8pq < d suchthat$,, =yt —k
modulo d. |

If M is the a-counting matrix of a linear representation, then all propositions in
this section can be interpreted by considering its state diagram. For any pair of states
P, q, all paths of the same length starting in p and ending in ¢ have the same number
of occurrences of @ modulo d. Secondly, if C; is a g;-cycle for k = 1,2 and C; and C,
have the same length, then they also have the same number of occurrences of a modulo
d. Finally, if M is primitive, for each cycle C we have |C|, = y|C| modulo d for some
integer y and, moreover, for every pair of states p, g there exists a constant §,, such that
the number of a in any path of length n from p to g is given by yn + §,,.

We conclude this section with an example showing that Proposition 7 cannot be
extended to the case when M is irreducible but not primitive.

Example 5. Consider the a-counting matrix M (x) associated with the state diagram
of Figure 2. Then M (x) is irreducible with x-period 2, but it is not primitive since its

period also equals 2. Consider the path £ = g; LN q> BN g1 with |[£| =2 and |£], = 1.
For any y, y|£| cannot be equal to |£|, modulo 2. Thus, Proposition 7 does not hold in
this case.

3.3. Eigenvalues of x-Periodic Matrices

In this section we consider the semiring R, of non-negative real numbers and we
study the eigenvalues of primitive matrices M (x) over R, [x] when x assumes the
complex values z such that |z] = 1. The next theorem shows how the eigenvalues
of M (z) are related to the x-period of the matrix. To this end we first give two auxiliary
lemmata.

M(x) =

/
N

= OO =% O
(=R
(==l e
OO % OO
o= OO O

\
/

Fig. 2. The state dlagram and matrix of Example 5.
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Lemma 8. Let M be an irreducible matrix over S[x] with finite x-period d. Then for
every index q there exist an integer n and two exponents h and k appearing in M"y,
such that h — k = d. If further M is primitive, then the property holds for every n large
enough.

Proof. Consider an arbitrary integer g. By the definition of d = d(gq) there exists a
finite set of integers s; such that d = } . s;(h; — k;), where h; and k; are exponents
appearing in M",, for some integer n;. Observe that, since /; and k; can be exchanged,
we may assume all coefficients s; are positive. Now set h = Zj sjh; and k = Zj sik;.
Then d = h — k holds and both 4 and k are exponents in M",, where n = Zj sjn;j. This
proves the statement if M is irreducible.

If further M is primitive, then there exists an integer ¢ such that for each m > ¢,
M",, # 0and hence M™,, has a non-null coefficient of degree /, for some [/ € N. Thus,
h + 1 and k + [ are exponents that appear in M"*",, for each integer m > t and this

completes the proof. |

Lemma9. Let M(x) be a primitive matrix over R, [x] with finite x-period d and set
M = M(1). Then, for every integer n large enough and for each z € C such that |z| = 1,
|M(z)"| = M" if and only if z is a dth root of unity.

Proof. Givenn € N and a pair of indices p, g, let M (x)",, = Z§=1 fjx"f. By Propo-
sition 5, all the exponents k1, k,, . . ., k; are congruent modulo d. Then, for every z € C,
we can write

1
M@%=#«ﬁ+2ﬁﬂ>

j=2

where each s; = k; — k; is a multiple of d, for j = 2,...,l. As a consequence, if
z = e7/Di for some k € Z then M(z)",, = z"'M",,, proving the result in one
direction.

On the other hand, let n be an integer large enough to satisfy Lemma 8 for any index
g and consider some diagonal entry M (x)";, = Z;:] fjx% . By the previous lemma we
may assume d = k, — k; and, hence, setting s; = k; — k; we have d = GCD{s; | j =

2,...,1}. Now assume |M (2)"yq| = X_; fr; = My, for some z = ¢’ with 0 < 6 < 2.
This implies that each 0s; is a multiple of 27r and hence forall j =2, ...,/ we have

0 pi h

o _p_h @

2t s; s
where p; € Z,s =LCM{s; | j =2,...,l} and h < s is a non-negative integer. Since
h is a multiple of each s/s; it is also a multiple of s" = LCM{s/s; | j =2,...,1}. Now

GCD({s; | j =2,...,1} = d and hence we have s’ = s/d. Thus, as § = 2 h/s by (2),
we have that 0 is a multiple of 277 /d and hence z = €% is a dth root of unity. O

Theorem 10. Let M(x) be a primitive matrix over R [x] with finite x-period d, set
M = M(1) and let A be the Perron—Frobenius eigenvalue of M. Then, for all z € C with

|
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|z| = 1, the following conditions are equivalent:

1. M(z) and M have the same set of moduli of eigenvalues.
2. If M(2) is an eigenvalue of maximum modulus of M (z), then |\L(z)| = A.
3. z is a dth root of unity in C.

Proof. Clearly Condition 1 implies Condition 2. To prove that Condition 2 implies
Condition 3 we reason by contradiction, that is we assume that z is not a dth root of
unity. By Lemma 9 in this case there exists an integer n such that |M(2)"| # M".
Therefore we can apply Proposition 2 and prove that A" is greater than the modulus
of any eigenvalue of M (z)". In particular, we have A" > |A(z)|" which contradicts the
hypotheses.

Finally we show that Condition 3 implies Condition 1. The case d = 1 is trivial;
thus suppose d > 1 and assume that z is a dth root of unity. It suffices to prove that if
v is an eigenvalue of M, then vz” is an eigenvalue of M (z) with the same multiplicity,
where y is the constant introduced in Proposition 7. Indeed, set T=Ivz' - M (z) and
T = Iv — M. We now verify that Det T = z’™ Det T holds where m is the size of M.
To prove this equality, recall that

Det ’f = Z(_l)g(p)’flp(l) e 7/:;n,o(m)r
p

where the sum runs over all the perrrlutations pof{l,2,..., n}. By Proposition 7, since
z is a dth root of 1 in C, we have T,y = (v — M,,)z" = 7¥T,, for each state g and
Thoq, -+ Ty g0 = 2% Tyoq, -+ Ty, g, Tor each simple cycle (qo, g1, - .-, gs—1, qo) of
length s > 1. Therefore, for each permutation p, we get

Tipay = Tupemy = 27" - Tipaty == Tpmy»

which concludes the proof. O

Example 6. Let us consider again the primitive matrix of Figure 1. We recall that here
d = 4; moreover, it is easy to see that y = 3. Indeed, for each k = 1, 2, we have that
[€x| — 31€x|, 1s equal to O modulo 4. Now consider the characteristic polynomial of the
matrix M (x), given by x.(y) = y* — y2x? — yx and let v be a root of x;. This implies
that x;(v) = v* —v? — v = 0 and hence —iv is a root of the polynomial y;, —v is a root
of the polynomial x_; and iv is a root of the polynomial x_;. This is consistent with
Theorem 10, since 1, i, —1 and —i are the four roots of unity.

4. Global and Local Convergence Properties
In this section we recall some basic notions in probability theory and we focus more

specifically on the central and local limit theorems for sequences of discrete random
variables.
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Let X be arandom variable with values in a set {xg, X1, ..., X¢, ...} of real numbers
and set py = Pr{X = x;}, for every k € N. We denote by Fy its distribution function,
ie., Fx(r) = Pr{X < 1} for every T € R. If the set of indices {k | px # 0} is finite we
can consider the moment generating function of X, given by

Wx(2) = E(e™) = ) pre™,
keN

which is well defined for every z € C. This function can be used to compute the first
two moments of X,

E(X) = W4 (0),  E(X?) = w§(0),

and to prove convergence in distribution. We recall that, given a sequence of random
variables {X,}, and a random variable X, X, converges to X in distribution (or in law)
if lim,_, o Fx,(t) = Fx(t) for every point T € R of continuity for Fy. It is well known
that if Wy, and Wy are defined all over C and Wy, (z) tends to Wx (z) for every z € C,
then X, converges to X in distribution [7]. We also recall that the restriction Wy (it),
for t € R, is the characteristic function of X, which is always defined all over R and
completely characterizes the distribution of X.

A convenient approach to prove the convergence in law to a Gaussian random
variable relies on the so-called “quasi-power” theorems introduced in [10] and implicitly
used in the previous literature [1] (see also [6]). For our purpose we present the following
simple variant of such a theorem.

Theorem 11. Let {X,} be a sequence of random variables, where each X, takes values
in{0, 1, ...,n}and let us assume the following conditions:

C1. There exist two functions r(z), y(z), both analytic at z = 0 where they take the
value r(0) = y(0) = 1, and a positive constant c, such that for every |z| < c,

Wy, (2) =r(2) - y@"(1+0(m™")). 3

C2. The constant o = y"(0) — (y'(0))? is strictly positive (variability condition).

Also set i = y'(0). Then (X,, — un)/«/on converges in distribution to a normal random
variable of mean 0 and variance 1, i.e., for every x € R

lim P {Xn—/m - } 1 /X 2y,
m ry— X = — e .
n—s+00 Jon - V2 J o

The main advantage of this theorem, with respect to other classical statements of this
kind, is that it does not require any condition of independence concerning the random
variables X,. For instance, the standard central limit theorems assume that each X,
is a partial sum of the form X, = ) ;_, U;, where the U;’s are independent random
variables [7].

The following proposition provides a useful approximation of the function y(z)
defined in the previous theorem.
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Proposition 12. Let {X,} be a sequence of random variables such that each X, takes
values in the set {0, 1, ..., n}. Assume that Conditions C1 and C2 of Theorem 11 hold
true and let y(z), i and o be defined consequently. Then, for every real 6 such that
18] < nN2 asn grows to infinity, we have

|y (i0)" — e~ /2t — (=112,

Proof. First observe that, from our hypothesis, in a neighbourhood of z = 0 we have

o—l—uz
2

y@)=1+puz+ 22+ 0. (4)

This implies that, in a real neighbourhood of 8 = 0, the complex function y (i) satisfies
the equalities

92

. . + u?
|ﬂmn=b+mﬁ—02“ 1+ 0%

_ ! o+ u?
- 2

= (1- 26"+ 00h) 11 + 0@, ©)

2
92) + 1202 - |1+ 0(6?))

U+M2

arg(y(if)) = arg <1 +ipd — 92) + arg(1 4+ 0(6?))

— arctg ( 1o ) +0(0%) = ub +0(6%
1= (0 + p2)02)2 '

As a consequence, one has
y(le)l’l — (1 _ (0_/2)92 + 0(93))” . ein(u9+0(93)) — e—(a/2)n02+i;m0 . 6110(63).

Now, for each |6] < n7>/12, we have |n6%| = O(n~'/*) and the last expression yields
y(lg)n — 67(0/2)n92+iun9 . (1 + O(VZG}))

Therefore
|y(l~9)n _ e—(a/2)1102+iw19| — O(n|93|e_”92”/2) — O(n_l/z),

the last equality being obtained by taking the maximum with respect to 6. O

4.1. A General Criterion for Local Convergence Laws

Convergence in law of a sequence of random variables { X, } does not yield an approxima-
tion of the probability that X, has a specific value. Theorems concerning approximations
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for expressions of the form Pr{X, = x} are usually called local limit theorems and of-
ten give a stronger property than a traditional convergence in distribution.? A typical
example is given by the so-called de Moivre-Laplace Local Limit Theorem [7], which
intuitively states that, for certain sequences of binomial random variables X,,, up to a
factor ®(1/4/n) the probability that X, takes on a value x approximates a Gaussian
density at x.

In this section we present a general criterion that guarantees, for a sequence of
integer random variables, the existence of a local convergence property of a Gaussian type
more general than the de Moivre—Laplace Theorem mentioned above. In the subsequent
section, using such criterion, we show that the same local convergence property holds
for certain pattern statistics.

Theorem 13 (Local Limit Criterion). Let{X,}be asequence of randomvariables such
that, for some integer d > 1 and every n > d, X, takes on values only in the set

(xeN|0<x<n x=pdmodd)) ()

for some integer 0 < p < d. Assume that Conditions C1 and C2 of Theorem 11 hold
true and let @ and o be the positive constants defined therein. Moreover, assume the
following property:

C3. Forall0 < 6y < /d,

n—>+00 161€[00,70/d]

lim {ﬁ sup |\IJX"(i9)|}:O.

Then, as n grows to 4+00, the following relation holds uniformly forevery j = 0, 1, ..., n:

de—(j—/,l,n)z/Z(rn
Pr{X, = j} = W (1+0o(1)) if j p (mod d), %
0 otherwise.

Observe that Wy, (i6) is the characteristic function of X,,, it is periodic of period
27 and it assumes the value 1 at & = 0. Condition C3 states that, for every constant
0 < 6y < /d, as n grows to +00, the value Wy, (i6) is of the order o(n~'/?) uniformly
with respect to 6 € [—m/d, —6p] U [0y, /d]. Note that p may depend on n even if
p=06(1).

One can easily show that any sequence {X,} of binomial random variables of pa-
rameters n and p, where 0 < p < 1 (i.e., representing the number of successes over n
independent trials of probability p), satisfies the hypothesis of the theorem with d = 1.
In this case (7) coincides with the property stated in the de Moivre—Laplace Local Limit
Theorem. Thus our general criterion includes the same theorem as a special case.

Periodic phenomena of the form (7) have already been studied in the literature. For
instance, in Section 43 of [7], (7) is proved when X, is the sum of n independent lattice

2 For this reason, theorems showing convergence in distribution of a sequence of random variables are
sometimes called global or integral limit theorems.
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random variables of period d and equal distribution. Note that our theorem does not
require any condition of independence of the X,,’s.

We alsonote that, ford = 1, similar criteria for local limit laws have been proposed in
Theorem 9.10 of [6] and in [11] where, however, different conditions are assumed. In [11]
amore precise evaluation of Pr{ X, = j}is obtained under hypotheses stronger than ours;
in particular, Condition C3 is replaced by an exponential bound like [Wx, (z)| = O(e™")
where ¢ > 0 is constant and z uniformly varies in a finite strip around the imaginary
axis.

Here we present the proof of Theorem 13: even though we use some ideas which
have already appeared in Section 5 of [3], the present approach is much more general: we
drop any rationality hypothesis on the distribution of the random variables X,, and only
rely on Conditions C1-C3, together with the assumption that each X, takes values in a
set of the form (6). We first prove the following proposition concerning the characteristic
function of the random variable X,,.

Proposition 14.  Under the hypotheses of Theorem 13, for every real 6 such that |0| €
[0, w/d] we have

W, (6) — e~ = 5, 0),

where
O(n=/1%) if 10] € [0, n7/12],

o'y i |l € n 2 n/d). ®

A (0) = {

Proof. For the sake of brevity let W, stand for Wy,. We consider the first interval given
in (8), i.e., the case |§| < n=>/12, By Condition C1 of Theorem 11 and Proposition 12
we have

W,(i0) = r(i0)y@i0)"(1+0®™"))
_ (e—(d/2)02n+ip_9n + O(n—l/z)) (1 + 0312y,
which proves the relation since |e~(@/29"n+infn| < 1 for every real 6.
As far as the second interval is concerned, let 6y be a constant such that 0 < 6y < c,

where c is defined as in Condition C1 of Theorem 11 and assume 8| € [n/12, 6,].
Then we have

\Ijn (19) _ e—(0/2)92n+i/lﬂn < |‘I’n (19)| + e-(g/2)92n.

Since |6| > n~>/12, the second term of the right-hand side is smaller than or equal to
e=@/2n"" — o(n~1/2). We show an analogous bound for the first term. To this end, by
(3) and (5) we have

W, (i0)| = |r(i0)y(i6)" (1 + O™ "))

0 2 N ~1
r 1—59 +0@°)| [14+0m ), )

IA
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where r = supy -4, |1 (i6)]. By the arbitrariness of 6, for some constant ¢ > 0 and every
6] < 6y we have

‘1 _ % +0(93)‘ < ‘1 — 392( + 0%,

2 2
By the same reason we may assume 6y < min{/2/c, o /(4¢)}, which proves

o o o

1-Z¢2 093‘<1——92 00> < 1— 262,

| S07+00")| <1 - 267+ 606> < 1 - -
for every |0| < 6y. Replacing this value in (9) we get

1W,i6)] = O (11 = (/4)6|") = O (/™).

which is again bounded by O(e~©/2""") = o(n~"/2) because of the range of 6. This
proves relation (8) for |0] e [nY/'2, 6y].
Finally assume 6y < |0| < m/d. Again, we have

\Iln(le) _ e—(c/2)92n+i/jﬂn < Sup |an(l9)| +e—(n/2)9§n.
Oo=<|0|<m/d

The first term is bounded by o(n~!/?) by Condition C3, while the second one is O(z")
for some 7 € (0, 1) and this completes the proof. O

Proof of Theorem 13.  First, we apply the Discrete Fourier Transform (see for instance

[4]) to the array of probabilities of X,,. Since each X, assumes values only in (6), set

N =min{h € N | n < p + hd) and define p®™ as the array (p”, p\", ..., p%’ ),

where
P =Pr{X,=p+hd) (h=0,1,...,N—1).

Let f M e C¥ be its Discrete Fourier Transform, i.e., the array of values fs(”) such that

N—-1
. 2ms ;
(n) __ (n) iQRms/N)h __ . —iQusp/Nd)
= E e =Wy (i— e ,
fY — ph n ( Nd )

where s = —[N/2]7+1, ..., |[N/2]. By antitransforming, each p;") can be obtained by

1 LN/2]

N s=—[N/2]+1

(n)

p = fs(n)e—i(ers/N)h

LN/2]
1 Z v, (i 2ns> o5/ Nd) (p+hd) (10)
s=—[N/2]+1 Nd
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Now, the previous proposition suggests defining the function F,(0) = e~/ 2)0%n-+ipbn
for every —m/d < 6 < m/d and approximating p;(l") with the following values:

1 /2] 2ms ;
ﬁ}('n) Fn e—l(Zn.v/Nd)(p-&-hd)' (1 1)
_ 2 Nd
s=—[N/2]+1

1 LN/2]
(n) _ A(n)

’ph Py

Clearly, the error associated to the above approximation satisfies the inequality
S J—
N |

27 2ms
Yy |[i— )| - F. | —
TN Nd Nd

1 Lv/2] 2ms
=y 2 a(3)
s=—[N/2]+1

which can be computed by splitting the range of s in two intervals as in (8). Thus, we
get

W =By < %{rNd/(znnS/”)wo(n—S/”) +[N/2lo(n™ ')}

»

— o(n~'?), (12)

As n grows to +oo the right-hand side of (11) tends to the integral of
F,(x) e ™*0+hd d /(27) over the interval x € (—m/d, m/d). Thus, by standard math-

ematical tools (as in Section 5.3 of [3]), one can prove that as n grows to oo the
relation

d 2
A(n) _ —(p + hd — un)*/2on —1/2
= —c¢ + o(n )
h N 2mon
holds uniformly for every # = 0, 1, ..., N — 1. Hence, the result is a straightforward
consequence of the previous equation, together with relation (12). O

5. Pattern Statistics in Rational Models

In this section we turn our attention to sequences of random variables defined by means
of rational formal series in two non-commuting variables. We recall definitions and
properties introduced in [3].

We consider the binary alphabet {a, b} and, for n € N, let {a, b}" denote the set of
all words of length n in {a, b}*. Given a formal series r € R, {(a, b)), let n be a positive
integer such that (r, x) # 0 for some x € {a, b}". Consider the probability space of all
words in {a, b}" equipped with the probability measure given by

(r, w)
er{u,b}” (r, x)

In particular, if r is the characteristic series x, of a language L C {a, b}*, then Pr is just
the uniform distribution over the set of words on length n in L: Pr{w} = #(L N{a, b}")~!

Pr{w} = (w € {a, b}"). (13)
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if o € L, while Pr{w} = 0 otherwise. We define the random variable Y,,: {a, b}" —
{0, 1,...,n} such that ¥, (®w) = |w|, for every w € {a,b}". Then, for every j =
0,1,...,n, we have

Lol=nlol,=j "> ©)
er{a,b}” (r’ x)

For the sake of brevity, we say that Y, counts the occurrences of a in the stochastic
model defined by r. If r = yx; for some L C {a, b}*, then Y, represents the number of
occurrences of a in a word chosen at random in L N {a, b}" under uniform distribution.

A useful tool to study the distribution of the pattern statistics Y, is given by the
generating functions associated with formal series. Given r € R, ((a, b)), for every
n, j € Nletr, ; be the coefficient of a’b"J in the commutative image of r, i.e.,

raj=(F@),ab" My =" Y (rnx).

[x|=n,|xla=j

Pr(Y, = j} = (14)

Then we define the function r,,(z) and the corresponding generating function r(z, w) by

n ) +00 +00 n )
@)=Y rjelt and rzw) =) r@u' =Y Y mjetuw,
j=0 n=0 n=0 j=0

where z, w are complex variables. Thus, from the definition of r, ; and from (14) we
have

Pr{Y, = j} = rr"(’é') (15)

and the moment generating function of Y, is given by

ra(0) (10

Uy, (2) = D Pr{Y, = jlelt =
=0

Moreover, we remark that the relation between a series r and its generating function
r(z, w) can be expressed in terms of a semiring morphism. Consider the monoid mor-
phism

H: {a, b} — {e*, w)}®

defined by setting H(a) = e*w and H(b) = w. Then such a map extends to a semiring
morphism from R, ((a, b)) to R [[e*, w]] so that

H) =r(z, w) 17

for every r € Ry{a, b)). This property translates arithmetic relations among formal
series into analogous relations among the corresponding generating functions.

When r is rational, the probability spaces given by (13) define a stochastic model
(called the rational stochastic model defined by r) of interest for the analysis of pattern
statistics. A typical goal in that context is to estimate the limit distribution of the number
of occurrences of patterns in a word of length n generated at random according to a given
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probabilistic model (usually a Markovian process [14]). In the rational model the pattern
is reduced to a single letter a. However, the analysis of Y, in such a model includes as
a particular case the study of the frequency of occurrences of regular patterns in words
generated at random by a Markovian process [3, Section 2.1].

The limit distribution of Y, is studied in [3] in the global sense, assuming that r
admits a primitive linear representation (£, u, ). Set A = p(a) and B = u(b) and let
A denote the Perron—Frobenius eigenvalue of the matrix A + B. Then it is easy to see
that in this case

r(z,w) = &7 (I — w(Ae* + B) . (18)

It turns out that Y, has a Gaussian limit distribution [3, Theorem 4], and this extends a
similar result, presented earlier in [14] for pattern statistics in a Markovian model. The
proof of this property is based on the quasi-power theorem and in particular one can
verify that Conditions C1 and C2 of Theorem 11 hold true.

5.1. Pattern Statistics in the Power Model

In this section we consider a stochastic model defined by the power of any primitive
rational series (note that in this case the model is not primitive anymore) and we study
the central and local behaviour of the associated pattern statistics Y,,. The results we
obtain extend the analysis developed in [3] concerning the primitive rational stochastic
models (in particular, in case k = 1, statement T1 in Theorem 15 reduces to Theo-
rem 4 of [3]). They also extend some results presented in [5], where the (global) limit
distribution of Y, is determined whenever r is the product of two primitive formal
series.

Theorem 15. For any positive integer k and any primitive non-degenerate r €
Rim((a, b)), let s be defined by s = r* and let Y, count the occurrences of a in the
stochastic model defined by s. Then the following properties hold true:

T1. There exist two constants « and B, satisfying 0 < o and 0 < B < 1, such
that (Y, — Bn)/+/an converges in distribution to a normal random variable of
mean value 0 and variance 1.

T2. If (¢, u, n) is a primitive linear representation for r and d is the x-period of
w(a)x + u(b), then there exist d functions C;: N — R,,i =0,1,...,d—1,
such that ), C;(n) = 1 for every n € N and further, as n grows to +00, the
relation

_ dCy,m

Sl e~U=Bn/2an (1 4 5(1)) 1
aon

Pr{Y, = j}
holds uniformly for every j =0, 1, ...,n (here (j)a = j — Lj/d]d).

Before proving Theorem 15, we illustrate its meaning by an example.
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Example 7. Consider the series s € RE‘“ {a, b)) defined by the linear representation
(Ssv H“S’ ns) Where

0 0 1 0 0O

1 1 0 0 00
As = pus(a) = s

0 0 O 0 0 O

0 0 O 0 0 1

0 0 O 1 10

1 1 0 0 0 O

010 2 20

0 0 0 1 1 0
By = uy(b) = ’

0 0 0 1 1 0

0 0 O 1 0

)
)
=)
o o
=)
(=)

& =(1,0,0,0,0,0), and n; = (0,0,0,0,2,1),. Also, let ¥, count the occurrences
of the symbol a in the stochastic model defined by s. Using (18) one can compute the
bivariate function s(z, w) associated with the series s, so obtaining

w2(e*w + 2)2
(w? — e22w?2 — 2w + 1)2°

s(z, w) =

Then the coefficients in the expansion s(z, w) = }_, i Sn, je/*w" can be computed by
decomposing the rational function s(z, w) in simple fractions and using basic series
expansions. For each 0 < j < n we get

1 i1
_(") 0= N0 =T =D g2 gt 2a3) i iseven,

2U) nG+ DG +3)
Sn,j =
2(”.) (n=pn=j=1 if j is odd.
J j+2

Thus, the probability function of Y, can be obtained via normalization, by recalling (15).
Such a function is represented for n = 800 in Figure 3, where one can recognize the
superimposition of two Gaussian behaviours with common mean value and variance,
multiplied by suitable constants.

This behaviour is explained by statement T2 of Theorem 15. Indeed, one can verify
that the series s is the square of a formal series in R}f“ {(a, b)) that admits a primitive
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Fig. 3. Plot of the probability function P, {Y,, = j} obtained in Example 7, for n = 800 and 350 < j < 450.
The limit behaviour is given by the superimposition of two alternating Gaussian densities.

linear representation with x-period d = 2, namely

e
I
S O =
b
I
— o O
—_ o O
S = O
>
I
S O =
O ==
S O O
=
I
— N O

We now turn our attention to the proof of Theorem 15. We split the proof in two
separate parts and we use the criteria presented in Theorems 11 and 13, observing that
by (16) the characteristic function of Y,, is given by s,,(z) /s, (0). We still use the notation
introduced in the previous section: set A = u(a), B = u(b), M = A 4+ B and let A be
the Perron—Frobenius eigenvalue of the primitive matrix M.

Proof of T1. Since s = r*, by applying the morphism H defined in (17) we get
sz w) =r(z, w)*.

From (18), since A + B is primitive and both A and B are non-null, one can show [3,
Section 4] that near the point (0, A~!) the function r(z, w) admits a Laurent expansion
of the form

_ R@®
r(z,w) = m +0(1),

where R(z) and u(z) are complex functions, they are non-null and analytic at z = 0 and
moreover u(0) = A. As a consequence, in a neighbourhood of (0, A~') we have

~ R\ | k=1
Sz, w) = (1 —u(z)w) +0 <1 - u(Z)w>
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and hence the associated sequence is of the form

n+k—

_ k
$n(2) = R(2) ( 1

1
)u(z)” +0(n*2u(2)").

Hence, in a neighbourhood of z = 0, the characteristic function Wy, can be expanded in
the form

@ (R@Y (u@) o
Yy, (2) = 5, (0) = (m) : (T) . (1 + O(n )) .

Finally set o = u”(0)/A — B% and B = u’(0)/A. Then o and B turn out to be strictly
positive and furthermore they can be expressed as a function of the matrix M and its
eigenvectors [3, Sections 3 and 4]. Thus, Y, satisfies both conditions of Theorem 11 with
r(z) = (R(z)/R(O))k, y(z) = u(z)/A, p = B and 0 = «. This proves the result. O

Proof of T2. Forevery p,q € {1,2,...,m},let r(P® be the series defined by the linear
representation (§,ep,, W, n4e,), where e; is the characteristic array of entry i. Then

m
= Z FPO

P.q=1
Thus, since s = ¥, we have
5 = Z FP1an) () || r(ﬂqu)’ (20)
"
where the sum is over all sequences £ = p1g1p2g2 - - pegr € {1,2, ..., m}*. For the

sake of brevity, for every such £, let r© be the series

7O — gD (g ,,(mqk).

By the primitivity hypothesis this series is identically null if and only if §,, = Oorn,, =0
for some j € {1,2, ..., k}. For this reason set Supp = {£ € {1,2, ..., m}* | r® £ 0}.
Then, for every £ € Supp, applying the morphism H to the previous equation and
recalling (18), we have

£, (I —wM), | n,

k
(0, w) = Hr(mqi)(o’ w) =
i=1 1

= l

k

with the obvious meaning for the notations r® and r'7%, This implies, by the primitivity
of M, thatr® (0, w) hasa unique pole of smallest modulus at A~ I which has degree k. As
a consequence, the sequence associated with r® (0, w) satisfies the following relation:

ri2(0) = cen* A" + O 24" (1)

|
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for some ¢; > 0. Moreover, from (20) we have s = g, 7"’ and hence

sep= 9 r and 5,0 = Y 00 =cnt A+ 0@ (22)

teSupp LeSupp
for some ¢ > 0. Then recalling (16) and (15), for every j € {0, 1, ..., n} we have
)
Sn,j T j r(Z) (0)
Pr{y, = j} = —L = o n Pr{y ¥ = j},
$2(0) ZGSZW $2(0) MZW 52(0)

where Y(© denotes the random variable counting the occurrences of a in the model
defined by r®. Finally, from (21) and (22), we get

Pr{Y, = j}= Y C/Pr{y\" = j}+0(n™"), (23)
LeSupp

where C; is a positive constant for every € € Supp and } g, Co = 1.

Thus, to determine the local behaviour of {Y,}, we first study {¥?}. Indeed, by the
previous relation, it is sufficient to prove that the equation

d g*(j*ﬂ")z/%t" | . - 44
Pr{y ¥ = j} = W-( +o(1)) if j=p, (modd),
0 otherwise,

holds uniformly forevery j = 0, 1, ..., n, where @ and 8 are defined as in T1, while py is
a(possibly depending on n) integer such that0 < p, < d (inparticular C;(n) = ) =i Ct
for each i). To this aim, we simply have to show that, for every n € N, Y©) satisfies the
hypotheses of Theorem 13.

First, we prove that Y©) takes on values only in a set of the form (6), where d is
the period of w(a)x + w(b). We provide an integer p; such that if j #% p, (mod d), then
r,(f? = 0: by (15), this implies that Prob{Y,) = j} vanishes too. By the definition of 7,
(0

itis clear that forany j =0, 1, ..., n, the values r, ; are given by the convolutions
o _ § (p1gq1) . .(p2g2) (Prqr)
Tj = T Toroin Tondc
ny+ng+etng=n

Ntjatetie=g
Now, consider any rx ";f'). By Proposition 7, we know that for each pair p;, g; there exist
an integer §;, 0 < §; < d, such that

r,if’;f’) #0 implies j; =yn; +6; (modd),

where 0 < y < d does not depend on p; and ¢;. Thus, choosing p, so that 0 < p; < d
and p; = yn + Y, & (mod d), we have that r\} # 0 implies j = p; (mod d).

As far as Conditions C1 and C2 are concerned, we can argue (with obvious changes)
as in the proof of T1 and observe that the two constants « and g are the same for all
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series ¥ with £ € Supp, since they depend on the matrices A and B (not on the initial
and final arrays).
To prove Condition C3 we consider the generating function of {r{?(z)}:

k
r9G w) =[] &, —wAe* + B) )4,
j=1
For every 6 € R we have

TT5_, &, Adi(I — w(Ae®® + B)) 11,

r93i0, w) = -
[det(I — w(Ae'® + B))]

showing that the singularities of the function are inverses of eigenvalues of Ae' + B.
As a consequence, by Theorem 10, for every 6 # 2k /d, all singularities of r'© (i@, w)
are in modulus greater than A~'. Hence, by Cauchy’s integral formula, for any arbitrary
6o € (0, w/d) we can choose 0 < T < A such that the associated sequence {r'"(i0)} is
bounded by O(z") for every |0| € [6y, 7/d]. By (21) this implies

r9i6) 0@

Voo (if) = =
g n@©)  ©@kam)

= 0(e")

for some 0 < ¢ < 1, which proves Condition C3. O

6. Estimate of the Maximum Coefficients

The result proved in the last section can be used to study the order of growth of the
maximum coefficients of rational formal series in commutative variables. This problem
was actually among the motivations of the study presented in [3] and can be seen as a
generalization of classical questions concerning the ambiguity in formal language. To
introduce this subject consider arational fraction p(x)/q (x) where p(x) and g (x) are two
polynomials with real coefficients and g (0) # 0. It is well known that the coefficient of
the term x” of its Taylor expansion is asymptotically equivalent to a linear combination
of expressions of the form nf~'A" where A is a root of g(x) and k its multiplicity,
see Theorem 6.8 of [9] or Lemma I1.9.7 of [19]. It is natural to ask whether a similar
evaluation holds for formal series in two variables both in the commutative and in the
non-commutative case.

For a rational formal series over a free monoid with integer coefficients, the growth
of the coefficients was investigated in [20] (see also [17]), where it is proved that for
such a series r either there exists k € N such that max{|(r, w)|: |w| = n} = O®*) or
|(r, wj)| > cl@il for a sequence of words {w;} of increasing length and for some constant
¢ > 1. In the first case the series is the sum of products of at most k + 1 characteristic
series of regular languages over the free monoid (see also Corollary 2.11 of [2]). When
the semiring of coefficients is N the problem is related to the analysis of ambiguity of
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formal grammar (or finite automata) generating (recognizing, resp.) the support of the
series; a wide literature has been devoted to this problem (see for instance [12] and
[23]-[26] for recent results in the algebraic case).

In this section we consider the problem in the commutative case only. Formally,
given a series S € R [[oy, ..., 0,]], define its maximum function gs: N — R, as

gs(m) = max{|(S, w)|: @ € {01, ...,0.%, |w| = n} (for every n € N).

We estimate the order of magnitude of gg(n) for any formal series S that is the commu-
tative image of a power of a primitive rational formal series r € Rﬁat {a, b)).

Corollary 16. For any k € N, k # 0 and any primitive series r € Ri‘“((a, b)), let
s = rX and consider its commutative image S = F(s) € Ri"“[[a, b]]. Then the maximum
Sfunction of S satisfies the relation

O (nk=G/2)m) if r is non-degenerate,
gs(n) = k—11n .
Om '\ otherwise,

where A > 0.

Proof. Let (&, u, n) be a primitive linear representation of r and let A be the Perron—
Frobenius eigenvalue of w(a) + wu(b). To determine gs(n) we have to compute the
maximum of the values s, ; = (S, a’b" /) for j =0,1,...,n.

First consider the case when r is non-degenerate. Then let Y,, count the occurrences
of a in the model defined by s = r* and recall that Pr{Y, = J} = Su.j/sx(0). Now, by
(22) we have s, (0) = ©@(#m*~!'A") and by Theorem 15 the set of probabilities {Pr{Y, =
Jj}1j=0,1,...,n} has the maximum at some integer j € [fn — d, Bn + d], where it
takes on a value of the order © (n~!/2). This proves the first equation.

On the other hand, if » is degenerate, then either u(a) = 0 or u(b) = 0. In the
first case, all r,, ; vanish except r, o which is of the order ®(A"). Hence for every n, the
value max;{s, ;j} = s,(0) is given by the kth convolution of r, o, which is of the order
O m*~1A"). The case u(b) = 0 is similar. O

Example 8. Consider the rational function (1 — a — b)~*. Its Taylor expansion near
the origin yields the series

+00 +hk—1 n —_
TS

n=0

By direct computation, one can verify that

_ l’l+k—1 n _ k—=3/2~n
gs(")—( o )(WZJ)—% ).

In fact, it turns out that S = @(r*) where r = x5+ € Ry ((a, b)).
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We believe that our result is representative of the asymptotic behaviour of maximum
coefficients of all rational formal series in two commutative variables. We actually think
that a similar result holds for all rational formal series in commutative variables. More
precisely, we introduce the symbol ® with the following meaning: for any pair of se-
quences{ f,}, {h,} € R,,wehaveh, = @(f,,) ifth, = O(f,) and h,, = O(f,,) forsome
monotone strictly increasing sequence {n;} € N. Then we conjecture that the asymptotic
behaviour of the maximum function of every rational formal series r € R, [[o7, ..., 0¢]]
is of the form

& (n) = O

for some integer k > —¢ + 1 and some A € R,.
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